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Chapter 1

Introduction

Plasma is a kind of medium where electrons are separated from their nuclei and created a mixture of
interacting charged particles. In kinetic theory, the above system is described using a statistical approach
by assigning a probability density function (PDF) to the electrons, f(¢,x,v), which depends on time, ¢
and the phase space (z,v). The mathematical model that describes the evolution of the system assumes
that the plasma is a collision-less system where the only interaction is produced by mean-field force
created by electrostatic interference and neglect electromagnetic effects. This simplified model is called
the Vlasov-Poisson system which consists of a transport equation coupled with a Poisson problem. More
precisely the V-P system reads

fitvfe —E(t,x)f, =0 reQ,veR
(1.0.1)
— B,y = —E, = p(t,z) — 1

where E(t, z) is the electric field produced by electrostatic effect of ions and electrons and p(¢, x) is mass
density function

p(t,x):/Rf(t,z,v) dv (1.0.2)

As ions are heavier than electrons, one can assume that their distribution is uniform. Assuming also
plasma is in a neutral background one has

/Qw pt,x) de = /Q /Rf(t,x,v) dvdr =1 (1.0.3)

There are many numerical schemes proposed for Vlasov-Poisson system. Finite volume schemes are
used for hyperbolic problems and conservation laws but achieving high order solution is very difficult.
On the other hand, Classical finite element (FEM) schemes can be high order approximation but they
suffer from numerical oscillation when applied them to hyperbolic problems. The discontinuous Galerkin
FEM (DG-FEM) is a finite element method where the continuity of the solution across each element is
relaxed and hence the computations can be done locally within each element. Due to this properties
hp-adaptivity can be achieved very easily and parallelization is built-in. Moreover inversion of the mass
matrices is very cheap since they are block diagonal. One should also mention that DG-FEM requires
much more degrees of freedom.

Vlasov-Poisson system has some physical properties such as energy conservation, mass conservation
and LP-norms conservation. One would like to design schemes that are able to preserve such properties.
Although it is not clear if having such conservation properties at the discrete level might improve the
accuracy of the scheme, it might be expected that the overall performance in the numerical simulation
of physical application is enhanced.



In this thesis, we consider a family of DG schemes recently introduced in [3]. We study the actual
implementation of the numerical methods. In particular, we discuss how schemes should be modified
to ensure the overall efficiency of the methods. We also carry out the convergence validation of the
theoretical results given in [3]. The methods are compared for the approximation of linear, non-linear
Landau damping and two stream instability. Special attention is devoted to study the quality of the
approximation and the ability of the schemes for preserving mass and energy. We finally present some
results for the approximation of a plane diode with different boundary condition.



Chapter 2

Vlasov-Poisson system properties

We consider the Vlasov equation coupled with Poisson equation

ft+vfm*E(t7x)fv:0 x €y = [.Tl,.Tr],”UER

f(t,0,v) = f(t,1,v) periodic boundary condition in z,v € R
f(0,z,v) = fo(z,v) initial data, supp(fo(.,v)) C Qy 1= [vg, V4], 2 € Qp

Here the first equation is the Vlasov PDE where f(¢,x, v) is a distribution function (non-negative) which
depends on t € R* (x,v) € , x R and is periodic with respect to . According to [?] if the initial data,
fo has compact support with respect to v then the solution, f will remain compact, (in other words f
is zero for large speeds). Moreover, one may note that the independent variables are (x,v) and hence
the problem is already in 2D. We start by writing the weak formulation of the by introducing the
space of functions C§° (€, x §,) and the test function

€ C5°(2y x Qy); which ‘0’ here means periodic in 2 and compact w.r.t. v.

Multiplying the PDE and integrating with respect to both x and v, we will have

0 = /Qm/thcpdmdv—l—/ﬂw/vaIgodvdx—/Qm/RE(x)fvgodvdx (2.0.2)

—_——
A(t)

A(t)Jr/Qw/vifxgodvdx/Qw/QvE(x)fvcpdvdx

A(t)+/@uv(/wawdx)du—/ﬂmE(x) (/Qvagodv)dx

A(t) + /vi@fﬁﬁdv_/gv /QL v fpzdr dv

=0

- /Q B Slon, dr - /Q v /Q B gty
=0

0 = //ftapdxdv—/ / vfwzdvdx—i—/ / E(z)fop,dvdr Vo € CF(Qy x Q)
o, Ja, Q. Ja, Q. Ja,

We now check some other physical properties of V-P system: mass and energy conservations as well as
L? conservation.



2.1 Mass conservation

The mass conservation reads:

/Q /Q f(t,x,v)dvdx:/g /Q fo(z,v)dvdz ¥t >0

Proof. Take ¢ as
(2, 0) = 1 v E Qy,x € Qy
PY=9 0 veER\Q,,z€Q,

//ftldxdv—/ / vfcpwdvdm—i—/ / E(z) f oy dvdx
Q. Ja, Q. Ja, Q. Ja,
=0 =0
d
dt/QT /Qv fdxdv
//f(t,x,v)dvdx:/ / folz,v)dvdx YVt >0
Q. Ja, Q. JQ,

then we will have:

0

and hence

2.2 [?-conservation

/ / |f(t,x,v)\2dvdm:/ / |fo(z,v)]?Pdvdr ¥t >0
o, Ja, Q. J9,

Proof. Take ¢ = f and then

0 = /QI/QUftfdasdv—/Qx/Q’vafxdvda:—i—/gw/QUE(x)ffvdvd:c
0 - jt/ﬂ/g |f|2dxdv—;/mv (LT(fQ)zdx>du+;/Qm/mE(x)(fmdvdx

1d/ / , 1/ - 1 ,

0 = —-— |f|7dx dv — = v f dv + = E(x) f dx

2dt Jo, Ja, 2 Ja, H}?ﬁﬁ 2 Ja J?ﬁ”/
=0

’ =0
d 2
= 2 dzd
dt/m/ﬂvlfl 2 dv

where f2’a§2, is zero because of periodicity of f in x and f2
f with respect to v.

‘ 50, 18 zero because of compact support of

/ / |f(t,x,v)\2dvdx:/ / |fo(z,v)Pdvdz WVt >0
Q. /o, Q0 /9,



2.3 Energy conservation

Defining the mass flux
Jjlt,x) = / v f(t,z,v)dv (2.3.1)
R
and integrating once w.r.t. v the Vlasov equation (2.0.1]), we will have the continuity equation

now if one take J; from the Poisson equation in (2.0.1)), we will get

OE, = —0Oip
atEw = m](t .2?)
/8tE1dm = /8;,;] t,x)
oE = ,T) (2.3.3)

moreover the energy measures of the V-P system are

2
t):/ / %f(t,x,v)dvdx kinetic energy
Q

1
Ep(t) = 5/ |E(t,z)|*dx potential energy

x

Eiot(t) = Ex(t) + () total energy

where the energy conservation reads

gtot (t) - gtot (0) Vt > 0

Proof. Take ¢ = % and then

0 = //ft—dxd // ("2) dvdx+//E <2|>Udvdx

2
0 = i/ fﬂda:dv—i—/ E(t,x) fvdvdx
dt Jo, Ja,” 2 Q Q

d 2
0 = a/ / fﬂdxdv—i—/ E(t,x)j(t,z)dx substituting (2.3.3)

_ lol® B2
O_dt</ﬂ/f dedvt | =5 dm)



Chapter 3

Discontinuous Galerkin Method

3.1 Vlasov equation

In this section, we introduce the discontinuous Galerkin finite element method (DG-FEM) for the V-
P system. The method is different from the conforming finite element in the sense that the solutions
on the boundaries of each element are not necessarily continuous and hence we have more degree of
freedom compare to the FEM. Moreover, due to this discontinuity across the element boundaries the
computations will be done locally inside each element (instead of whole domain in the FEM).

In order to formulate the DG-FEM for the Vlasov equation, we introduce some notation that will be
used. For the first step we need to introduce the mesh (here we use a rectangular grid). Consider the
coordinate of elements boundaries as

and in an element K;;

T = <Tz <...< Tyl <Tyn, 41 =72Typ

<"'<'Uj+%<UNv+%_Uu

We define finite element space

Vi

Furthermore, we define average and jump operators

Vit
Tl K i+3
V. 1
72
I = z;_1,2; 1] Vi=1.N,
2
Ji=[v_1v41] Vi=1.N, (3.1.1)
Kij = Iz X Jj VZ,]
= {wlw e L2 x Q) wl, € Q" (Kiy) Vi, j} (3.1.2)
Ty + i
{firrpp}} = PR (average) (3.1.3)
[[f11+1/2]] = ;;1/2 - fi:rl/Q (jump) (314)



where
fz‘i1/2 = f(x;:»l/Q’ )
fip = Flagye)
We multiply (2.0.1) by ¢ € V3 and integrate by parts in an element K;

0

fthgodxdv—l—/ v fPpdvdr — En(z) f' o dv da

Kij Kij Kij

A(t)

= A(t)+ / (/ fhcpdz>dv/Eh (/ fffgadfu) T
= A(t)+ /Jvfgp’m // " op da dv

| [ Bu@) 1), dr //Eh ) " o e

I %/—’

(3.1.5)

Now by defining value of f* at the boundaries as indicated by “?”, we would determine the DG method

of our interest so that the resulting method is L? stable.

Proposition 1. Consider the Viasov equation described in (2.0.1) and weak form (3.1.5). Define the

numerical fluzes as

N vfMa ) vz 0
vf(@ip1,0) = {vfh(x;j,v) v<0
_ En(2) f*(@,vf, 1) En(z) 20
Ef(z,v;3) = {Eh(m)f”(%“ji) En(z) <0

then the numerical solution is L? stable

£t )z < D fols e VE>0

(3.1.6)

(3.1.7)

Proof. In order to prove the above proposition we set the test function to be ¢ = f in (3.1.5). hence the

term A(t) will be
/ frpdxdv = / fifdxdv
Kij Kij
1
= / —(f*)dx dv

_ 2
= th/ fedx dv

(O



Carrying on with the other terms of (3.1.5)), we will get

I (), (/2
_5%”]0”2 = /K,-j Eh(l')zdl‘dv—/K”U2d$dU

) 20
i

= [ (Bt ),y - B )fh ) de

I;

where for simplicity of notation we set E/I},JJF% = E/J}"(a:, Uj+%) and 17}1-7%,_ = ﬁ(mF% ,v). Integrating

first terms and collecting all terms gives

sl = [ PR Uy as

and so we can rewrite our identity as

1d ~ ~ ~ ~
— 52 lfI? = Gy =Gy = (Fyy —Fiy )
+/E.\f<,j—l {f] ;_f;_%} dux

(3.1.8)

(3.1.9)

(3.1.10)
(3.1.11)
(3.1.12)

(3.1.13)

Now considering the terms (3.1.10) to (3.1.13), we can choose the E}" and 17} such that those terms

become positive. Following [3], we define

— sign[v] v f(z %70) v>0
ofiry. = Wt = =5 il :{ vf@,,v) v<0
—~ ) sign[E} ()] By(z) f(z, 0], %) Ep(x
Ef sy = {{f”%}}*—f[[fﬁ%]] :{ En(x) f x,vj{%) En(x

10



then the sum of terms (3.1.10) to (3.1.13]) will be positive and hence

1d ~ ~ ~ ~ .
§£||f||2 Gy~ G (FH»%,‘ - FF%,‘) < 0 Vij
1d 9 ~ ~ ~ ~ <
Z i%ﬂfﬂm(}(ﬁ) +G 1 —G 1 — (Fi+%,. - Fi—%,.) < 0
i,
1d 9 ~ ~ ~ ~
5%\|fllmmnv> +G N1 — G- (FN1+%,A - %,_) < 0
—_—
=0 =0
hence
1d
ia”fHQL%szQv) < 0
£t M e @uxn,y < Il )IP ¥E>0
Note that
G.,N1,+% *G”% and FNer%,. — F%”
vanish because of compact support in €2, and periodicity of the solution at the boundaries of 2. O

3.2 Poisson equation

In the 1D V-P system we have Vlasov equation in 2D and Poisson equation in 1D, hence we have to
consider a Poisson solver for 1D. More precisely we have to solve

- P, =pt,x)—1 z€8y (3.2.1)
but actually we need the first derivative of ®, E(t,x), in the Vlasov equation
o, = E(t,x) (3.2.2)

Hence we consider methods that approximate the Poisson problem but also give an approximation to its
first derivative. In the following subsections we discuss three different methods for this purpose. First in
we discuss about integrating instead of solving Poisson since we just need ®, and we are
solving a 1D problem. In we introduce a DG method for solving a system of first order ODEs
instead of a second order equation. Later on in we consider a mixed finite element method with
less degrees of freedom that gives conforming electric field and a discontinues ®. All of these methods
are discussed in [3] in detail.

3.2.1 Direct integration for Poisson equation

The first approach to the Poisson equation that we illustrate here is a simple integrator for the Poisson
equation since we just need E(t,z) = ®, for Vlasov equation (hence it is not suitable for 4D V-P system).
Note that in this approach Ej, € P*+1(Q,), so by integrating the Poisson equation, we will obtain

2 i s
Oy (t,z) =Cr o+ % - / / pr(t,z)dzds x €[0,1] (3.2.3)
o Jo
where
1 s 1
ch = / / pr(t,s)dsdz — = (3.2.4)
o Jo 2
Entba) = Clhta- / pu(t, ) ds (3.2.5)
0

11



where in order to calculate

/” pn(t,s)ds
0

we first express the pp by polynomials of degree k + 1 (note that p, is a polynomial of degree k) since
Ej, € P**1(Q,). Denoting Ngauss the Gauss quadrature points of a numerical integrator, we know that
it can evaluate an integrand of degree < 2Ngquss — 1 exactly. Hence we choose

kE+2

NGauss = 9

for integrating.

3.2.2 Mixed-FEM for Poisson equation

In this section we introduce a method to approximate ® and E(t,z) simultaneously. Before that we
simplify the notation by changing the right-hand side of Poisson equation with g(¢, ) = p(t,2) — 1. The
idea now is to re-write the second order problem as a system of first order equations

B E=09,
— Dy =g = { B — g (3.2.6)

where E(t,z) and ® are unknowns. Next step is to write the weak formulation of this system and define
the spaces for approximating F(t,z) and ®. We introduce the following finite element spaces
€V, = {wweL*(Q,), wl; € PH(I;)}  (same as before) (3.2.7)
EneX, = {oloe H'(Q), 0|, € PN} (3.2.8)
The weak formulation reads of : find (Ep, @) € Xy x Vj, that satisfy

/ EhT—i-/ Dy, 7,

—/ (BEp)ev = / gv Yvew, (3.2.10)

0 Ve, (3.2.9)

next we express @y, Fp, in terms of basis functions of Vj, %), respectively. Notice that E} belongs to the
space of conforming polynomials while @}, is discontinuous. In fact we have a saddle point system

oo e ] Le] )

where Ej, € RN=(;+D+1 and &), € RN=(F+1) We use an exact solver to solver (3.2.11) in the code since
it is a 1D problem.

3.2.3 DG-FEM for Poisson equation

The DG method for the Poisson equation is very similar to the one introduced in the previous section
but here we choose same space for E; and ®p. More precisely we choose

Zp, = {wlw € L*(Q), w|;, € P*(L)} (3.2.12)

where k is the order of polynomial used for Vlasov equation. We take test functions 7,v € Zj, the weak
formulation to the system of equations in an element, I;, reads: find (E}(t,z), @) € (2, x Z) that
satisfy

Byt = —/ Dy, T + :IST‘ VT € 2, (3.2.13)
E v, = / guv+ EV‘ Y € 2, (3.2.14)

12



method c11 C12 C29
LDG2 | (k+1)%/h, | sign(v)/2] O
LDG3 | (k+1)%/h, 1/2 0

Table 3.1: coefficients for LDG2 and LDG3 method.

where the numerical fluxes F and ® are defined as

~

Eipipp = {{En}} + c2[En] + c11[®4] (3.2.15)

(5i+1/2 = {{q)h}} — ClgﬂEh]] + Coo [[Eh]] (3.2.16)
where following [3], we choose co2 = 0 and ¢17 > (ij)2. Then we show two methods where ¢15 are
chosen differently ‘

1. LDG2
In this case we choose the flux as
~ 1 k+1)2
B = BN+ 2B]+ E T e,
2 hy
~ 1
‘I%‘-s-l/z = {{on}} - 5[[Eh]]

2. LDG3; energy conservative method

It is proved in [3], choosing Poisson solver as above with ¢13 = sign(v)/2, coupled with the DG
approximation to Vlasov equation discussed before will yield a numerical method that preserves

energy
Bipp = {{Eh}}—kSig;(U)[[Eh]]—k(kZ:)Q[[@h]]
(/Isi+1/2 = {{‘I’h}}—%(v)[wh]]

To simplify, we present the coefficients of LDG2/3 in[Table 3.1l For computation, we express the unknown
functions in terms of basis functions of Z}, (i.e. using Lagrange polynomials {/,,(x)}) and choosing test
functions to be one of those basis functions, I, (x), we obtain

k+1+1 d
>, B [ @) -2f [ 1nl@) L) - Bl = 0
1 I; I; X oI;
Mpm (5T )nm
k+14+1 d )
3 E;T/ lm(x)—ln(x)—Eln(x)‘ - /gln(x) Vn=1,.,(k+1+1)
=l In dx oI; I;
(5T

Note that a method to calculate matrices M, S will be introduced in for an approximation of
order k. The system described above will finally look like

A BI][E,] Jo
aolle]-ly] (3:217)
the size of left hand-side matrix in 1D will be {2N,(k + 1 + 1)}2. In the actual code we are using an
exact solver for this system
-1
E,] [A B 0
B]-[5 20

13



since the size of matrix is not very big. But generally, it is not a good way to solve the above system
as when we extend the problem to 4D (2D space + 2D velocity) then the size of the system grows very
much and inverting is very expensive. One may note that mixed-FEM has an advantage compare to the
DG approach to Poisson problem since it has 2N, less degree of freedoms and hence is faster to solve.

14



Chapter 4

Implementation

The goal of this section is to describe the actual implementation of DG scheme for the Vlasov-Poisson
system. To ease the presentation, we begin with a linear transport equation and derive all local operators
(here matrices) that will be used in the code. Due to the structure of Vlasov-Poisson system, we restrict
our attention to a Cartesian grid.

4.1 Linear transport equation in 1D

Consider the following system:

up + aug = Y(t, ) x € N:=[0,27],a >0,t >0
u(t,z =0) =u(t,z =2r) Vit (4.1.1)
u(t =0,2) = up(x) Vo € Q

We first partition the domain, €2, to IV non-overlapping elements, €,,, defined as

| Ql | | L | | iy |

{ 1 1 I R 1

T1/2 T3/2 Tp—1/2 Tnt1/2 ITN-1/2 TN+1/2
Q, = [xn—l/van—i—l/Z]v where T1/2 = vaN—i-l/Q =27

and {21/, ..., ¥n41/2} is the set of physical coordinates. Now, we introduce the finite element space
Vi, = {v|v € L*(Q), vlg, € P*(Q,),Vn € 1..N}

where P¥((,,) is the set of polynomials of degree < k. Our approximate solution to , is a poly-
nomial of degree k within each element €2,, but is not necessarily continuous across each element. Inside
each element, we define some basis functions for the space P*(€2,,). We can consider Lagrange (nodal
representation) or Legendre (modal representation) basis functions. We illustrate the Lagrange and
Legendre polynomial in the reference element I := [—1,1] by

Lagrange Polynomial Ii(r) == H T el Vi= 1,.,k+1 (41.2)

. L, Ty =Ty
1<j<k+1,5#i

Normalized Legendre Polynomial Pi(r) s.t. /ﬁl (T)Pj (rydr=106;; Vi,j=0,...,k (4.1.3)
I

P(r) = ,/22; Lpy(r)

15




where §;; is the Kronecker delta, {r1,...,;7k41} is the set of distinct nodal coordinates in the reference
element and P;(r) is the i-th Legendre polynomial. They can be derived from the recursion

(i + 1) Pir(r) = (20 + VrPy(r) —iP_1(r) Vrel,i>1 (4.1.4)
Pyr)y=1,P(r)=r

Note that Lagrange polynomials have the property:

li(r;) =0i; Vi, j=1.k+1

where the above basis functions are defined for the reference element, I. We can define the basis functions
for an arbitrary element €2,, using the affine map

hn
xz(r)=F(r) := -7 +cn
c _ Tn-1/2 + Tn41/2
" 2
hp = Tpt+1/2 — Tn-1/2 = 192,

where z(r) € Q,,r € I, and the basis functions in element ,, will look like

Ma) = {8‘(” ;; (4.1.5)
Pr(z) = {éji(’") :z (4.1.6)

Here [7'(x) is the i-th Lagrange basis function in element €, and P”(z) the corresponding normalized
i-th Legendre basis function in €,. The approximate solution to (4.1.1) belongs to V3 so it can be
expressed in terms of the basis functions

k+1

Legendre (modal) uj (¢t,2) = Zﬁ;‘(t)ﬁﬂl(x) Vo €,
=1
k+1

Lagrange (nodal) uj(t,z) = Zuﬁ(t,r?)l?(x) Vo € Q,
j=1

with {r7, ...,7",’;“} is the set of nodal coordinates in element n, where r{ = x,_1/5 and rp},; = T 1/2.
In order to simplify the notation, we denote the solution in an element n evaluated at r}' using

up = uy(t,rl)

Remark 1. in order to see why the coefficient of the nodal form is chosen as above one may set x =1}
where 7' is one of the nodal coordinates within the Q,, and get

k+1

up(t) = Y up(t )y
j=1

k+1

= D ur(t,r})sy
j=1
= up(try)

Hence the coefficients of Lagrange basis functions are the values of the solution evaluated at the nodes
within each element. Finally the global solution of this approzimation will be the sum of the local solutions

N
uh(ta CU) = Z UZ(t,l')

16



The weak form of the (4.1.1)), in each element is: find up € Vj s.t.

/ 8tuh<p—/ auhgox—F/ a/u\hcpz/ ft,x)p Yo € Vi, VQ, (4.1.7)
Qn Qn a0, Q,

Expressing the uj, in terms of basis functions of Vj, (i.e. Lagrange polynomials) and choosing the test
function as one of those, we will get in n-th element

k+1

Z@tu”/ l”(x)l?(x)dac—/ u”l”(x)il?(ac)dm—i—[a/u\hl?(x)]i"“/"’ :/ ft,z)l} (x); Vi,n (4.1.8)
= J Q, J Q 77 dx n—1/2 Q.

n

Defining
M = an l?(ﬂf)l?(iﬂ)dw mass matrix
Sznj = fgn lf(w)%l?(m)d:p gradient matrix
(4.1.9)
u, = [uf(t),us(t),...,up,(t)] vector of solution in element n
flux" = [_uh(x;_l/g)a 0,...,0, “h(xr_wl/z)] flux vector of size k + 1 designed for DG
then lhs of (4.1.8]) will look like
25211 atu?/ () (x)dz = M".9,u,,
n n d n — n\T (4110)
uj | (@)l (@)de = (ST,
Qp
[w/\hl?(@];nig = uh(a:;+1/2)5i7k+1 — uh($;_1/2)5i,1

The third term in the Ihs of (4.1.8]) contains auy,, which is called numerical flux for DG. It can be defined
as

aun(tiy1/2) = {{un}} —senlallun]/2 = {{un}} - [un]/2

= un(iy),)

and
aup(Ti—1/2) = uh(l’;l/z)

where {{.}} is the average function across the element and [.] is the jump function. Hence

—un(,_y o)
0
@@l (@) = s = flux"
0
uh(x;+1/2)

In other word, the flux vector of element n, in its first element has the value of the solution from the
previous element, n — 1, using fuZ;ll and its last element by uj_ ; (the so-called upwind flux).
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4.1.1 Local Operators
Mass matrix

We are interested in computing the elements of the mass matrix in the reference element, I, for an
approximation of degree k

Mj; = /Zj(z)ii(a?)dx Vi,j e l.(k+1)
I

Note that the mass matrix is symmetric and its relation with the mass matrix in element n is

2
Now in order to find a procedure to compute this matrix for any order we may use the advantage of
orthogonal polynomials (modal form) instead of Lagrange basis functions (nodal representation). Recall
that the approximate solution in these two forms will look like

k+1 ) k41 )
up(x,t) = Zaj(t)Pj_l(x) = Z Up (P, Ol (), Vo € T
j=1 m=1

and if we set x to be r;, we will get

denoting the Vj; := P;_1(r;), the so-called Vandermonde matrix, we will get the relations
u=V.i (4.1.11)

where u is the coefficient of Legendre basis functions and u is the vector of nodal values of Lagrange
polynomials. Moreover if we change basis using

~ k+1 B R
Pioy(r) =Y Pia(rj)i;(r)
j=1
we will obtain the following matrix form
vil = P (4.1.12)
F L)
r
1= 2(r)
s (r)
Py(r)
_ Pi(r
o 1.( )
L Pk(r)

18



then the mass matrix will be

k+1 B k+1 ~
Ml = /IZ(VT);niPm_lz(VT);}Pn_I
m=1 n=1

k+1 k41

= S wnvh);) / P
m=1n=1 I
k+1 k+1

= 3 S WAV b

m=1n=1
k+1
= > Vv
n=1
M = (vvh)!
and 0
M”? = | 27’L| (VVT)—l

Hence by constructing the Vandermonde matrix and using a procedure to iteratively construct the
Legendre polynomials we can easily have the mass matrix of any order. Moreover the inversion of the
VVT is not costly since it is a matrix of size (k 4+ 1)2, where k is degree of polynomials and usually is
very small (i.e. 1,2,3) and it is done once and will be used during computation.

Gradient matrix

In the reference element, we have

sy [ wodpds = [iodar = s}
Q I

n

The procedure to find high order gradient matrix will be the following. First we introduce a differentiation
matrix D, such that

,V?"iEI

Ti

dl;
Dr,ij - T;j

Now in order to construct the gradient matrix we express the derivative in S;; in terms of the Lagrange
basis functions introduced for our space of functions

. . R k+1 ) ~
I I =1
k+1 L R
- Z (/lilmdx> Ol
m=1 1

k+1
= Z MimDr,mj

m=1

s’ = MD,

dx

Tm

Tm

Now the problem changed to find the D, in a way for high order approximation. We start from the
identity between the nodal and modal representation, VT1 = P, which is derived in (4.1.12):

evaluating the derivatives at r; gives



where
r._ 45
Vm‘j Y

and by using the Legendre’s polynomial identities we compute V,. by
d - — = (1,1
b= vil+ NP (@)

where Pj(ill ) is the Jacobi polynomial [?].

4.1.2 Mesh Generation

Here we introduce the objects of a simple mesh, generated for our DG method in 1D and later for 2D
case. We start constructing the objects by numbering the physical coordinates:

Ti2 < M
T3/2 N2

Ti—1/2 > 1

TN+1/2 7 TIN+1
as we are in 1D it is better to choose the set of vertices, {n;}, as
Vertices :={m =1,m =2,...,ny4+1 = N + 1}
Moreover we would like to label the set of elements {Q,,} by the same rule as
Elements :={Q; =1,2 =2,...,Qv41 =N+ 1}

after defining those sets, we would like to know the relation between them using a matrix that we call
E2V:

1 2
2 3

E2V := . . € Mpyxo
N N-+1

where E2V; ; means that the element ©; contains vertices {E2V; 1,E2V; 5 }.

Furthermore, as we introduced before, we have some nodal coordinates defined in element n as
{r{,...,r}41}. Remember that in this notation r{ = x,_1/5 and 7, | = Z,41/2. As we labeled the
physical coordinates by the set of vertices, we would like also to label each nodal coordinates by a set
which we call faces, F' := {§;}. The relation between each nodal coordinates in an element i and the
corresponding face will be

e Eumnn 4 Vi =1, N, =1, k+1 (4.1.13)

For instance, consider the case where k = 1 (first order) and N = 2 (number of elements), then the set
of faces is
F= {§1a§2a§37€4}
—— N~
SS9 €Qs
moreover as N = 2, there are N + 1 physical coordinates and hence the set of physical vertices is

Vertices = {n1,m2,m3}

Note that the coordinates of the & and {3 are same. We call these faces adjacent to each other. The
geometry of these objects is shown below
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&1 £283 a4

L |
I

771#2%

Observe that using the above definition for labeling the nodal coordinates in (4.1.13)) we can easily extract
the information regarding the relation of elements and faces. We denote by E2F € My (41) the matrix

& & ce Er+1

Skao ks e Ea(k+1)

EOF :—
§(i—1)(k+1)+

EN(k+1) |

Then knowing E2F and E2V, we can construct the relation between faces and vertices denoted by F2V €
M (k+1)x2 and given by

&1 m
&2 72
&3 2

3

F2v := &

L EN(k+1)  TIN+1 |

Now all objects that we need for implementation are constructed. Finally we express the vector of nodal
values, uy,, using the following vector u;, € RV(*+1).

uh[f(i,l)(k+1)+j} = uh(ré) Viel.N,jel.k+1

4.1.3 Assembling

The discretized equation (4.1.8]) in an element n reads in terms of our “local operators”

n
n duh

el (S"Tul — flux” 4+ " (4.1.14)
where
uy = [uf(t),uy(t),. .., up qi(t)] vector of solution in element n
flux" = [—Uh(ilf,:,l/g), 0, ...,O7uh(x;+1/2)] flux vector of size k + 1 designed for DG
pn = / Y(t, )" (z)dx right hand side; evaluated by Gauss quadrature
Qp

Moreover, one may note that in (4.1.14}), we need an integrator in time to obtain the evolution of the
solution. For this advection problem using a first order explicit integrator with carefully chosen dt may
suffice.

up(t+dt) = up(t)+dt-(M")7H((S")Tup — Alux" + T")  Vn (4.1.15)

Finally by having all recipes for this 1D case and using a proper data structure for retrieving information
from the mesh and elements, we can update the values of the solution in each element (element-wise).
Recall that inversion of (M"™)~! is low cost and is done once for all time.
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4.1.4 Simulation in 1D

We use the method described before for approximating the solution of the following advection problem

U+ au, = =21 sin(z + 27t) x € Q:=10,27],a =2m,t>0
u(t,0) = u(t, 2m) boundary condition (4.1.16)
u(0, ) = cos(x) Vo € Q,initial data

The analytical solution of the (4.1.16)) is
u(t,xz) = cos(2mt) cos(x)

The DG approximation solution and the exact one is shown in [Fig. 4.1)left). Note that in [Fig. 4.1(right)

1.0

107t

T,
A

numerical error —&—

05

1072 |

llw — w22

-0.5

1072 |

-1.0

1
h

Figure 4.1: the approximate solution of ([4.1.16]) (red) at ¢t = 0.7 (left). log-log plot of h~2 (dashed), L?
error of approximate solution (solid) using linear polynomials (right).

we show the order of convergence with respect to the L?-norm versus refinement of the mesh using
polynomials of degree 1 (N = 1) which yields an order of accuracy of magnitude 2.

4.2 Vlasov equation

We now use the the ingredients introduced in the previous section and considering extension of 1D
advection problem to solve the Vlasov equation:

fitvfe —El,x)fy =0 x€Qy =[x, z.],v € Qy := [vg, V4]
f(t,0,v) = f(t,1,v) periodic boundary condition in z,v € £, (4.2.1)
£(0,z,v) = fo(z,v) initial data, supp(fo(.,v)) €

where E(x) is a given electric field. Before introducing the space of functions, its basis and weak form
of (4.2.1)), we introduce basic notation that will be needed.

4.2.1 Notation and parameters

First of all, the DG weak form of the (4.2.1) with the defined numerical flux in suggests

to employ a Cartesian mesh. Hence we choose a Cartesian grid and will use same method for generating
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the objects of the mesh in 2D (as we did for the 1D case). We begin by defining some global parameters
that will be used later very often. Regarding the mesh in 2D, we define:

- W

“o

© © N o

10.

11.

12.
13.
14.

N,: number of elements in the x-coordinate.

N,: number of elements in the v-coordinate.

N, + 1: number of physical points in the x-coordinate.
N, + 1: number of physical points in the v-coordinate.
Q,: computation domain in z-coordinate.

Q,: computation domain in v-coordinate.

I;: computation domain in z-coordinate in element (3, j).
J;: computation domain in y-coordinate in element (4, 7).
he(i) = Tip1/2 — T-1/2: is the length of I;.

hy(j3) = vjt1/2 — vj—1/2: is the length of J;.

_ Tiy1/2tTi1/2
- 2

¢ (7) : is the center of I;.

. r1/2tvi_1ya .
co(j) = HHLETEEU2 g the center of Jj.

k: is the degree of polynomial in an element.

N2P := N2 = (k + 1)% is the number of faces in an element in 2D case.

For a given computational domain €2, x €2,, we partition the domain to N, x N, elements where the
total number of elements is N, N,. Then we introduce two numbering procedure to label the elements
produced by the partitioning. First, we introduce a simple Cartesian one, which is a 2D labeling to each
element, for instance consider the following mesh with a 3 x 3 partition:

(1,1)

We assign an array like (¢, j) to each element where i = 1, ..., N, represents the column of the element and
j € 1..N, is the row of an element. Another procedure consists in assigning an integer label (instead of
(,7)) to each element starting from most left-down element and counting toward right elements. When
the most right element in a row is read, we go to the upper row and begin from the most left one to
count:
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{2 4 el
v
1 2 3
Q
x

We define el € 1,..., NN, as the index of an element in a N, N, partition of a €, x €, domain in the
integer labeling. The translation between these two approaches is

(1,7) — el=( —1)Ny +i
el — (i,j) = (FLOOR(el/Ny) + 1, el — FLOOR(el/N))

4.2.2 Mesh objects in 2D

Here, we will introduce the objects of the 2D mesh similar to what we introduced in 1D case. We begin
with the set of vertices in the computational domain by introducing V' := {ny,n2,... 777(Nm+1)(N,,+1)}~
We label mesh nodes by {7;} in the following way:

15 M6

m 72 0, UE T4

and with same procedure we can construct the matrix E2Ve My, n,)4

1 2 5 6
2 3 6 7
E2V =
(N +1)(N,+1)—1 (Ny+ 1)(N,+1)
The set of faces is constructed using F' := {&1,&a, ... 751\[}3]\711\%}. The structure of the faces in the first

element, el = 1, can be represented in the following way
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X X X X X En2
§(N,—1).Np+1 Z
SiNg+1K X X X X X &§(i+1).N,
ngp+1 X X X X X §3Np
En,+1K X X X X X XN,

X

X X
& & & &L N,

and the matrix E2F € M(NINU),N,%‘ is

&1 & ... &Nz
— ENz41 Enz4z oo Eanz
N, N,—1)N241 .- EN, N, N2

We may also define four class of faces that represent the adjacent faces to the edges of an element. They
will be very useful in calculation of local operators: facesqown, facesiest, faces,ignt and faces,p. In the
first element, el = 1, they are defined as:

facesh ... = & VYnel.N,
aces} = n—
f ;eft - £1+Np( 1) (4'2.2)
facesright T ENP'TL
facesy, = &N, (N,~1)+n

for instance in the case k = 2, we will have:

facesqown = {&1,&2.63}
facesiert = {&1,&,&7}
facesright = {&,86,%0}
faces,p, := {&7,88, 60}

4.2.3 Basis function in 2D

We define the DG finite element space:
Vi = {wlw € L*(Q x Q), wlg,, € Q°(Ki;)}
where QF is the set of polynomials of degree at most k in each variables:
Q" := span{w|w € 2'y?,0 <i,j < k}
where the dimension of Q¥ is (dimP*)? and dimP* = (k + 1)* = N7.

Now consider we are working in the reference element, I%, we can define a set of basis functions for
QF such that basis functions are made by a tensor product of the bases relative to P¥. For instance,
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consider k = 1, (N, = 2) then:

Ai(z,y) = (@) (y)
Aa(,y) = L (2)l1 (y)
As(x,y) == b (2)l2(y)
Na(x,y) == la(2)l2(y)

An(z,y) = l(2)l(y)  rs=1,...N, (4.2.3)

note that r, s indices runs from 1 to IVp,, while the n-index of the basis function in 2 dimension runs from
1to N2D (N, +1)2. To clarify the index notation, we mention that here i, j are indices that will be
used for elements in the computational domain and n, m to identify the basis function inside an element.
Moreover, as we are using Cartesian grid for our computations and tensor product basis functions, then
it is possible to decompose a 2D-integral in an element (4, j) into two 1D-integrals

// A Apdzdv = (/ A,);Afdx) /
I; JJ; I; J;

J

Am,{dv> vn,m € 1.NP

where AV, \X are the x and v decomposed parts of the A, (x,v). For instance if k = 1, we will have:

W) = L) [ M@ = @
MW@ = ) | M@ = b @24
W) = L) |[A@ = b
M@ = b |[Af@) = b
We express our approximate solution in an element K;; by
ht,z,v) Zuh (z,v) (t,z,v) € RT x K;; (4.2.5)

4.2.4 DG-FEM for Vlasov equation

as we discussed, the DG formulation of (4.2.1)) in an element K;; will be:

OZ/K,-. frodrdv  + (/J /I E(;v)ﬂpvdxdv—/‘]./l. vfgozdxdv> (4.2.6)
- ([, 00 ] 7, )

o, f € Vipi={wwe LQ(Qm X Qy), w|Kij S Qk(Kij)}

where the numerical fluxes are

- ’Uf(x; lvv) v Z 0
. — 2
Uf(xz-‘rlvv) vf(x:_l,v) v <0
2
7 B E(x) (x,vié) E(xz)>0
f(x,'l)j+l) E(x)f(a:,v;r%) E(l‘) <0
f;_l + fii 1
{{fi+%}} = # average operator
[[fi+%]] = fi':_% - ;_% jump operator



Taking ¢ = A\, (z,y) we will get:
0= fidndxdv + / / E(x)fo,A\ndx dv —/ / VfOz Andx dv (4.2.7)
Kij J; JI; J; JI;

Ef\,| dz— | vf\,
(/L_ P, o [ et

dv) Vn € 1.N}

Mass matrix

o
QU

m
/ Fdndrdy = Un / A Andaz dv
t] m=1 k¥
N2
L] 5] <~ dupt [
- AmAnda d

now defining Mﬁ% = fp Xm}ndx dv as the mass matrix in 2D in the reference element, we are keen to
compute it for an arbitrary k. For the beginning we choose k = 1 (Ng = 4) and define

A= A (@A ()

where 5\5 is the part of A that depends only on z. Hence we will have

5\m;\nd1‘dv = (/ 5\%”56&) (/ 5\7‘2;\de>
I2 I I

then
W) = b | W@ = b
W) = h0) |\ @ = b w2
M) = b | \@ = b
A (v) = L) | A\ (z) = ()
therefore
o I NLD 1D
(//\mffdx> = x ﬁ ]
1 L 4x4
VR [ M F | M,F
ApAvdo ) = 4‘7“ 12
< T m'n U) | leF M22F it
(11
P g
finally
M2D = / An A daz dv (4.2.9)
I2
ML | M!P M F | M;F
2D _ 11 12
and in general case (arbitrary k)
M e My,xn,
F € Mn,xn,
M2 | MW || MR MpyF | MpF | ... | My F
M?P = ; ® ; (4.2.11)
MDD [ M™P[.. [M7P? My, 1F | My, oF | ... | My, n F

2D
NP
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where M'P is the mass matrix generated using polynomials of degree k (N, = k + 1, N; 2D — N 2) and
F is a full matrix with elements equal to 1. Finally the Mass matrix in an element K;; = I x J; will be

2D IIIIJI

2D
(4,9) = —p M

V-gradient matrix

/J/I E(z)fOyApdzdv = (/ /E ) Am Op A da:dv> ul

=: VolE,, ,u"
Z U,

m=1

N2

- Z (/p E <cx(i) + h”’;i)x> AmOyAndz dv) uyr

m=1

N2

= Z (/IE <cz(z')+ hx;%) }ﬁﬂffdx) </>\X1d;\” dv )

m=1

= Z IntEL), SV,L upt VYn € 1.N;

m=1
where
VolE, ,» = (/ /E(a:)/\m&,)\ndxdv> (4.2.12)
d\V
= VZ2im 4.2.1
SV /1 Ay Sy (4.2.13)
(i) o ha() N sxsx
IntE,",, = E cm(z)—ka A s dx (4.2.14)
I

Starting with the simplest case, kK = 1, and using the identities in (4.2.4), we obtain

o0 _ [ SI{F | SIPF
SV = { SIPF [ SIPF (4.2.15)

where S'P is the gradient matrix we derived in [§4.1.1| for 1D case and in the general case (arbitrary k)
reads

SE= MprNp
F e Mn,xn,
SIPF | SIPF |...| SIRF
SV .= : (4.2.16)
S}VﬁlF S}Vng SJ{,i”NpF NEDXN2D

The other term, I ntE,(f,)m, which is the electric field integral in an element (i,7), can be evaluated by
Gauss quadrature. Note that the electric field function is a polynomial of degree k£ + 1 where the degree
of solution, f3, is k, so the integrand is a polynomial of degree 3k + 1. For the Gauss quadrature we
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should specify the number of Gauss nodes, Ngquss Which determines the degree of precision 2Ngqqyss — 1
(i.e. integrates exactly any polynomial of degree < 2Ngauss — 1). We choose

3k + 2
Néauss = CEILING] +

]

The V-gradient matrix in an element el = (7, j) is

VolE(") .= IntE® @ SV7 (4.2.17)

X-gradient matrix

N,
//vfam)\ndxdv = Z //U)\maz)\ndxdv up’
Ji Sl m=1 Jj 1

N,

= Y VoV,
m=1
N2

= 3 ("2 () + ") Aot ao) up

m=1
hy () hy () dAX
- y\J . y\J NN X GAn m
= 5 mz::l </I <Cy(j)+ 5 v) )\m)\ndv> (/I/\m T dx) uy
hy(j)
_ y2(9 LS (Int Mo + Tt Rop) SXT
m=1
where
VolV (i) = / / VAm Oz Andiz dv (4.2.18)
J; I
<y dAY
Xpm = AV 2 4.2.1
s Az (4219)
IntMyy = ¢, () / AV Y du (4.2.20)
I
IntRy, = hyT(])/vj\xlS\de (4.2.21)
I

As before we begin with k = 1. Using identities in (4.2.4)), we obtain

1D 1D
S 4S8 } (4.2.22)

SxX?*P .= {sl o1

where as before S'P is the gradient matrix we derived for the 1D case. Generalizing to the higher order
(arbitrary k) reads

S € Mn,xn,
F € Mpy,xn,
SP | 8P| . | SP
SX?P .= : (4.2.23)
SlD SlD SlD

2D 2D
NZPXNg
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Moreover, the [; cy(j)j\%j\,‘{dv term in the X-gradient equation is same as the second term in (4.2.11))

multiplied by ¢, (j):
MyF | MyF || Myn,F

IntM = ¢,(j)

My, .F | My, oF | ... | My, 5 F

(4.2.24)

Now the last step is to find a way to evaluate the last term, hyT(J) /, I v;\}q/%j\}f dv. We are going to use some
properties of the Legendre polynomials for evaluating this integral. We begin with the recursive formula

that generates the Legendre polynomials:
(n+1)Pup1(r)=2n+ 1)rP,(r) —nP,_1(r) VYreln>1
PQ(T) =1
collecting terms without 7, we get

n n+1

mpn_l(’/‘) + mpn_i_l(r) = TP7L(T)

Now for the moment, we focus on evaluating the following integral

MR, = /rj\n(r)j\n(r)dr n,m € 1..N,
I

using (4.1.12)), we obtain
NP NP

/ Paimdr = 33 (VD) VT) /1 rPy 1 Py dr

I q=1 s=1

now expanding and applying (4.2.25)), we obtain
- P P
/quPSdr = /7’ 4 __ 5 gr
I I /2 /2
2q+1 2s+1
2s4+1)(2g + 1
V@ F 2+ )/rpqpsdr
2 I
vV(2s+1)(2¢+1 +1
( 2)( a )/Pq{ ® _Poa(r) +—
I

2s+1 2s+1

s+ 1

B (2s+1)(2¢+1) s
_ . {

B (2s+1)(2¢+1) s 2 5 +s+1 2 5
- 2 2s+12¢+1 P T 2s 12+ 1 M
1

IV CTE e S [50g.0-1+ (5 + 1)dg o]

and hence

N, N,
MR,,, = ZZ(VT);;(VT);ls/Iqu_lPS_ldr

s=1qg=1

- Z Z(VT)_I(VT)_l [(5 = 1)dg—1,5—2 + 801,

s=1g¢=1 " (28 - 1)(2(] - 1)
Np—1

vl vt i +
pot Y nenlV5) (2s —1)(2s + 1)
N

L -1
vyl (yTy-L S

;( )ms—l( )ms (28 — 1)(28 — 3)

30

Peaa(r)] ar

P,P,_ d — | P,P; d
el RN  RGT

|

(4.2.25)



and finally using (4.2.4)), IntR,, is the following matrix

Ly [MRIMR ... | MR
IntR := # : (4.2.26)
MR |MR |...| MR

2D 2D
NZPXNg

Coming back to give a short notation for our main equation in a given element el = (7, j) , we obtain

) ho (7
Intv() .= # (IntR + IntM), (4.2.27)
VoIV = IntvV) g sxXT. (4.2.28)
V-boundry term matrix

for this part we assume that the sign of v during integration remain constant (either v > 0 or v < 0).
We are dealing with

_dv

vf A
/o),

1. Case v < 0: then 6}‘8[ = v(f(x:rJrl/z, v) — f(xztuzv v)). Now consider we are in an element (i, j),

then we denote the solution in the element on the left, (i — 1,7) by f'°®* and also for the right
element by (i + 1,7) by frisht,

i

. dv = /J ’U[f(x;:.l/y v))‘n(xiJrl/Qa'U) - f(J?;__l/Q,U))\n(l‘i,l/Q,’U)]dU

A)\n
/T,
/J vf(xiil/?,v))\n(a:iﬂ/g,v)dv —/

J JJ

i

1/2> U))\n<xi71/27 v)dv

i—

v flzf

= /vfright($i+1/27U)An(xiJrl/QaU)dv_/ ’Uf(xifl/%U))‘n(xifl/%v)dv
J

J J

N2
P
_ ight m,right
= E /v)\f,’f (Ti41/2, V) A (Tig1/2, V) Uy, dv
m=1"7j

Ny
—Z/ VA (Zig1/2, V) An (Ti41 2, v)up dv
m=1"j

Now we define these two terms (keep in mind v < 0) in the following way

Ny
VFR, = Z/ VNN (0, ) A (@41 g2y 0) U
Jj

m=1

2
P

= ) [ANE (@ 2) AN (Tig12)] (/

V,right y V m,right
vALTERA) dv) Uy

m=1 J
N2
— Z Bnm (/ v )\XirightAde> uhm,right
m=1 Jj
where
Bnm = )\i’right(xiﬂﬂ)/\r)f($i+1/2) (4.2.29)
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As before, we begin with the simplest case k = 1, and using (4.2.4). But we should also mention
some more identities as:

)\??gi = )‘ér.ig:(x“rl/ﬁ = A3 (Tig1/2) =1
)\S’rlg = )\X )\3 e (xz+1/2) = AX(‘%Z+1/2) = ]' 4 2 30
X,right o\ X o ( “L. )
)‘g( ht($z+1/2) = A (Tig1/2) =0
Ay (@ig12) = A (Tigay2) =0
and hence
00 0 O
1 01 0
B = 00 0 O
1 01 0
Ny
VFR, = Y Bum ( / v)\x;right)\,‘fdv> up e
m=1 Jj
0 0 0 0
o IntVas 0 IntVoy 0O right
VFR = 0 0 0 0 uy
I?’ltV42 0 ITLtV44 0
Now we focus on the easier term:
N,
VFLn = Z (/ U/\.,,L(JZZ',]_/Q, v))\n(xi,l/z, ’U)dU) U;ln
m=1 Jj
Ny
— [)\m(xi_l/g))\n (xi_1/2)} (/ vAXAde) up’
m=1 Jj
IntVym
I’I’LtVH 0 IntV13 0
0 0 0 0
VFL = IntVs, 0 IntVis 0 uy, (4.2.31)
0 0 0 0
and hence the total expression for V-boundary term will be
/ v An ,, =VFR, ~VFL, ¥Yn=1.N; (4.2.32)
J;

In order to get a general expression that works for any degree (arbitrary k), we have to generalize
some concepts regarding the basis functions. The basis functions, {;\n}, we introduced in the
reference element I? is related to the set of faces {fn} in the reference element shown in
where Xn(fm) = Opm for all n,m € 1..N5. In this reference element we defined four class of faces,
which correspond to the faces on the boundary of the element. Coming back to calculate VFR
terms, we will get

: 1 n € facesy; m € faces
B = A 8 (@41 /2) A (Tig1/2) = { 0 right, left

else
and
VFR - B pA\Voright \V g, IntVym n,m € faCesright

nm nm J; m n 0 else

Moreover for the VFL terms we obtain
1 n,m € faces)e
B = AN (@12 A (Tim12) = { 0 clse feft (4.2.33)
VFL = IntVeB (4.2.34)
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and finally

=
L, 7l

2. Case v > 0: then ﬁ‘m = v(f(ac;H/Q,U) - f(x;l/27v)). Using the same procedure as above for
calculating VFL and VIFR, we will obtain

dv=VFR,—VFL, Yn=1.N] (4.2.35)

X left X 1 n € facesiesr, m € facesyight
Bum = X0 (x¢+1/2)>\n ($i+1/2) = { 0 else o -

and

VFL.  —B INACONG IntV,,, n,m € facesies;
nm nm J; m n 0 else

Moreover for the VFR terms we obtain:

1 n,m € facesy
By = A (@ic12) A (wim1y2) = { 0 else ght (4.2.36)
VFR = IntVgB’ (4.2.37)

E(x)-boundry term matrix

Upto now, all terms could be calculated with little effort but the E(x)-boundary term is a little bit
crucial because

Ef (Uj +%>
E(x) can change sign inside the interval. Hence

/Iv E}@‘a@- de

i

cannot be calculated as before, since the integrand is defined in two different ways. One idea is to find
roots of E(t,z) and decompose the integral into

/1 E\f@‘w_ de = - E(m)fup(xavjﬂ/z)@(%Uj+1/2)d$ + - E(x)f(xavjﬂ/z)@(%Uj+1/2)d95
i J i i
- </+ E(ﬁ)f(I,UjA/Q)@(I,vj—1/2)dx +/ E(»’C)fdown(x,vj—1/2)<ﬁ($aUj—1/2)d$>
(4.2.38)
where

I7 = {z|xr € I;, E(z) > 0}

I ={z|z € I,, E(z) < 0} (4.2.39)

Moreover, If the E(t, x) is known then one may find its roots analytically (but in very exceptional cases).
Note that in V-P system the E(t,z) is even not known.

In order to compute this term one may use a brute force procedure to find approximately the F(x)
roots in each interval and decompose domain to Ii+ and I, and calculate (4.2.38). Below, we begin
to treat this integral by assuming that E(x) does not change sign within an interval where we have
an exact expression for any k. Later we will introduce two different methods to handle the problem of
discontinuity of the integrand in an interval.
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1. E(z) > 0 then

| Eix
I;

de = / E(.I‘)fup(x,’Uj_;'_l/Q)An(.T,Uj_i_l/g)dﬂf
I;

8J;
- [ B@ ey

N2

= Z (/ E(z (x vj+1/2))\n(x,vj+1/2)dx) up'
Ny
— (/ E(x) A\ (z, v, 1/2))\n(x,vj1/2)da:> upt Vn = 1..N§

=1

Defining ‘up’ and ‘down’ terms

EFU, := (/ E(x (z vj+1/2))\n(x,vj+1/2)dx> up (4.2.40)
m=1

- Z [)‘v‘v/z p(”j+1/2))\n (vj41/2)] (/ E(@)\fé’up)\fdx) up’ (4.2.41)
m=1 I;

then
V.up % 1 n € facesyp, m € facesqown
(AP (V1 /2)A (Vj41/2)] (4.2.42)
0 else
(/ E(x))\i’uﬁ’)\ffdgc) = IntE,,, Vn,m € faces,p (4.2.43)
and for v;_; /5 (down)
2
EFD, = Z (/ E(x)Am(z,vj_ 1/2))\n(x7vj1/2)dx) e (4.2.44)
.
= > [Mh@i—12)A (vj-172)] (/ E(l“))\i/\fdl") up’ (4.2.45)
m=1 I
then
1 n,m € facesqown
(A (0j—1/2)A) (Vj—1)2)] {0 clso d (4.2.46)
( / E(@AiAfda:) = IntE,., (4.2.47)
finally
/ Efn ,, dx=EFU, —EFD, Vn=1.N} (4.2.48)
I; i

i
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2. E(z) <0 then

[ Eix,
I;

dx / E(x) f(x,vj_1/2) A (2,011 /2)dx

9J; I

- E(x)fdown(xaUj+1/2))\n($»11j—1/2)d$
= </ E(z)Am (2, vj41/2)An (2, ’Uj+1/2)d9€> up,’
m=1 I;

- (/l E(x))\gfwn(x,vj_lm))\n(x,vj_l/g)dx) up’ Vn = 1..N§
—1 i

m

Defining ‘up’ and ‘down’ terms

EFUn Z (/ E(z)Am(z Uj+1/2)/\n(xvvj+1/2)d$> up' (4.2.49)
N,
= A (vi2) A0 (v1/2)] (/ E(z Af,iAde> (4.2.50)
m=1 I;

then

1 n,m € faces,
M (Wis12) A (vj41/2)] = {0 else P (4.2.51)

(/ E(m))ﬁ)ﬁdm) = IntE,.,, Yn,m (4.2.52)
I
and for v;_q /5 (down)
2
EFD, = (/ E(2)A0 (2,051 /2) An (2,0 1/2)da:) uy (4.2.53)
o
= Y N (o)) [ BN (1.250)
m=1 i
then
1 n € facesgown, m € faces,
[/\XL(”j—l/2)/\¥(Uj_1/2)] = { 0 else d P (4.2.55)
( / E(m)AiAffdx> = IntE,,, Vn,m € facesdown (4.2.56)
hence

dx = EFU, — EFD,, Vn=1.N} (4.2.57)

J

| Ein,
I;

Approximating E(z)-boundary term

If Ep(x) = 0 for some x € I; then the definition of the numerical flux (3.1.7) would require finding
roots of Ep(z) in I; and then partitioning the interval into I+ and I, introduced in (4.2.39)). Denoting
Sz, v ) by f* and f(x, vy ) by f~, we would have 1deally

| Bro= [ Bi@sto+ [ B (1259)

K i i
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In practice E}, is a polynomial of degree k + 1 and therefore except in very particular situations (k = 1)
finding its roots could be extremely difficult. We now introduce two methods to deal with this difficulty
and as we will show in [§5.3.3[ they are very efficient to compute the expression (4.2.58)).

One should mention that in order to determine whether or not Ej(x) has some roots in I;, we use
a simple controller that checks if electric field is strictly positive or negative. The check is done in the
following way, we first express Ej(z) in an element I; using Bernstein polynomials of degree k + 1

+
En(t,z) = Z (t)Bpy1(x) zel;

where
Bipa(z) =20 Vn

Hence if all coefficients, {El"}, are positive (or all negative) then we can conclude that Ej(x) # 0 for
x € I;. But if at least one of them changes sign then, Ej(z) vanishes in I;, we need to compute the flux
in a different way. We now consider the following two approaches.

1. Projection to P°

A very simple idea is to project the electric field function onto the piecewise constants in the element
where Ej,(z) changes sign (note we do the projection only in those elements where Ej(x) changes
sign not all). In that way we guarantee that Po(FE}y) is constant along I;. The new numerical flux

reads
Eh(x) fh(gs ’UJJr%) Eh(x) >0
E\f(x,vﬁ%) = (@) "z, Ujr%) _Eh(x*) =0 (4.2.59)
Po(ER)f* ifdz* : Ep(z+) = 0and Po(Ep) > 0
Po(ER)f~ ifdz* : Ep(z+) = 0andPo(Ep) < 0

Therefore with this definition, we can proceed as before to compute the X-boundary term. We will
show in numerical experiments that this approach should be used only for low order approximations.

2. Weighted average

If Ey(t,z) = 0 for some = € I; then we use the following definition for numerical flux

En(x)f(z, ;_%) Ve e I, Ep(x) >0
Ef(x,vj41) = Ep(z)f(x, 1%) Ve € I;, Ep(z) <0 (4.2.60)
HES w dz* € I, Ep(a7) =
where {{Ef}}w is a weighted average function that we define as
HEf}yw =w' Ep(2)f(z, v;.;%) +w” Ep(x)f(z, v %) (4.2.61)
(wh +w™ =1)

Now the question is how to determine the optimal values for w* that minimize the difference
between the new flux, E'f, and the old one in the sense of (4.2.58)). From (|4.2.58)) we like to choose

wt o~ I

w o~ ||
However, obtaining information about |I;"| or |I;| is as difficult as approximating the zeros of Ej,
(which we do not want to do). The idea now is to relate |I:| to computable quantities. To explain

how w¥ are picked in practice, consider an element, I; = I;* U I, , and the electric field behaves
like
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Since Ej, is a polynomial (smooth function) then |I;"| will be proportional to the |miny, Ep|.
Similarly |I;"| is proportional to | max;, Ej|. Hence we choose

ot — | maxy, Ep|
|max1i Eh| + ‘ minji Eh|
(4.2.62)
_ | ming, Ep|
w

- |max1i Eh‘ + |min1i Eh‘

with the property wt +w™ =1 (see [Appendix Al). Note that (4.2.58) becomes
/ E?%’:W/ Eh($)f+90+w_/ En(x)f™ ¢
I'i L; Ii

Moreover we wish to stress that obtaining w™ and w™ is low cost. We will see in the following
chapter that using this approximation will give really good result in simulation of V-P systems.
Also the result for energy conservation is better than projecting to P° approximation for several
order of magnitudes (beside projecting to constant preserves energy better than other methods
applied to V-P system in literature).
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Chapter 5

Numerical experiments

In this section, we apply the numerical scheme that was described in the previous sections to a group of
test cases that are generally used to verify the reliability and efficiency of the numerical schemes. We
first begin with a linear transport problem to check the accuracy of the Vlasov solver then in we
check the convergence rate of the Vlasov-Poisson solver for a forced V-P system.

Pursuing this further, we also examine the method for two typical test cases, non-linear Landau
damping in and two stream instability in where we compared the conservation of energy and
LP-norms for different Poisson solvers and the effect of mesh refinement and increase the degree of
polynomials on conservation of those quantities.

2
Er(t) = / / |%fh(u x,v)dv dzx discrete kinetic energy
. Ja,

1 k1) o
Et) == / |En(t, )|?dx + k+ 1) Z[[q)h]]?ﬂﬂ discrete potential energy

2 Ja, ha 35
Eiot(t) = Ep(t) + Ep(t) discrete total energy

(5.0.1)
1fnllze = / / |fn(t, 2, 0)|" dz dv discrete LP norm
Q. Ja,

2 1
g, = / / ﬂfo(aﬁ,v)dac dv + 7/ |Eo(z)|?dr  exact initial energy
., Jr 2 2 Ja,

Il foll7. :/ / | fo(z,)|P dz dv exact initial LP norm
Q. JR

In addition we show the effect of different approaches in evaluating F(z)-boundary term in on
physical quantities like total energy. For all test cases, we use a Runge-Kutta time integrator, so-called
RK4 which is a fourth order integrator. Although this kind of integrator, RK4, is explicit and generally
not energy preserving for physical systems, we prefer to use and avoid using energy preserving symplectic
Runge-Kutta methods since symplectic RK methods are all implicit and expensive. We also mention
that Poisson equation is solved in each stage of the Runge-Kutta time integration (not in each time step)
and applied in the Vlasov equation in that stage.

In the following sections, whenever we solved the V-P system, we use the energy conservative LDG

solver for Poisson equation in [33.2.2| and also “weighted average” flux when electric field changes sign in
an element unless otherwise stated.
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5.1 Simple linear advection

In order to check the DG scheme for the Vlasov equation (transport equation) with a given electric field
and reliability of the algorithm, we perform a convergence test on the code with the following initial data

ft=0,z,v) = fo(z,v) = sin(mc)eié Ve e, =[-1,1],v € Q, = [-10,10] (5.1.1)

where the boundaries of the €2, are chosen such that fo(z,v)],_sq, ~ 0 to ensure the compact support
of the fp and so the solution.

5.1.1 FE(x) constant

First, we choose a constant electric field, F(z) = 5. In this example, as the electric field is chosen

101 78 e [ §73 7777777777
o o 107 | e
numerical error —g— numerical error —@—
1072 b
. 10-2 L
2w 2
3 < 1070
‘ 104 | ‘
= =
= i 10t
1072 F
10-¢ | 1077 ¢
107 — 1076 -
1 10 1 10
1/vdzdv 1/vdzdv

Figure 5.1: log-log plot of 2~ (**1) (dashed), L? error of approximate solution (solid) using polynomials of
degree k =1,2,3 where E(x) =5 (left) and E(x) = z (right).

constant, we can find the exact solution by solving the characteristics of (4.2.1)):
1
ft,z,v) = folx — vt — §Et2,v +Et) VYreQ,=[-1,1,ve€Q, =[-10,10],t >0 (5.1.2)

We performed tests with this initial condition using polynomials of degree 1, 2 and 3. In [Fig. 5.1{left),
one may find accuracy of the scheme for k = 1,2,3 which yields order of accuracy 2, 3 and 4.

5.1.2 E(x)==x

The second test we perform to check the accuracy of transport problem is formulated by choosing
E(z) = z. Hence the Vlasov equation reads

fi+vfe—E(@)f, = 0
ft"’vfx_va =
fe+wVf = 0, w=(v,—x)

note that w is a rotation vector that force the initial data to revolve around (0, 0) clockwise. The period
of a complete rotation is 27, so we can measure the error by calculating || f4(0,.,.) — fa(27,.,.)||L2. The
initial data is a 2D Gaussian function centered at (1, 1)

fo(m,v) = e 0ED*+=D%  yp e = [—6,6],0 € Q, = [6, 6] (5.1.3)
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We perform some simulation using polynomials of different degrees and a computational domain [—6, 6] X
[—6,6] upto t = 27. At this time, we expect the approximate solution to be close to f5(0,.,.) in phase

space. In [Fig. 5.1|(right) are given the convergence results for k¥ = 1,2,3. In [Fig. 5.2l we show the

evolution of solution in phase space for t = 7/2 (centered at (1,—1)), ¢ = 7w (centered at (—1,—1)),
t = 3m/2 (centered at (—1,1)) and t = 27 (centered at (1,1)).

0.8
0.6

0.4

0

0.6

0

0
X

(c) t=23F (d) t=2n

Figure 5.2: solution of the Vlasov equation with E(x) = z at different times.

5.2 Convergence of Vlasov-Poisson

In this section we study the accuracy of DG-DG scheme for nonlinear Vlasov-Poisson system. We are
able to perform this check by adding a right-hand side to the Vlasov equation and solving the following
system:

fi+vufe — E(t,x)fy = ¥(t, z,0)

~2B(t,2) = plt,x) — /7

(5.2.1)

where

W(t,z,v) = em 1D <{(4\/E +2)v — (27 + /) } sin(2(z — 7t)) + {\f - ﬁv} sin(4(z — m)))
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then the general solution for this system will be:
ft,z,v) = {2—cos(2x — 2mt)}e i1’ (5.2.2)
E(t,z) = ? sin(2z — 2mt) (5.2.3)

Notice that the general solution is periodic in time which means the solution will be at the same place
att=1

ft=1z,v)= f(t=0,z,v)
Therefore, we performed the simulation until ¢ = 1 on a computational domain [—m, 7] x [—4,4] using
polynomials of degree k = 1,2,...,6. The results for accuracy can be found in left). Moreover
we show the convergence diagram varying the polynomial degree (k = 1,2,4,8,12) for different mesh

20 x 20, 40 x 40 and 80 x 80 in |Fig. 5.3|(right). From the latter convergence diagram it can be observed
the exponential convergence as we plot it in a semi-log scale.

0
10 20 x 20(top), 40 x 40(middle) and 80 x 80(bottorm)
P
10° N T T T T T T
10-2
& "~
) 10-° | R
4 ~.

10 i \\\\.
= 10°% | RS 10-10 [ \\\
= = ™
\ = ™~
w 1078 % | .,
= 10-1 [ N

= .
10—10 L — \\
“
—20
- | 10-20 [ ) .
exp(—k) — .
i exp(—4k) e \\.\
101 numerical error —&— ) 1025 numerical error —©— ™
1 10 0 2 4 6 8 10 12 14
1/v/dzdv k

Figure 5.3: log-log plot of L? error for different mesh size (left) and different polynomial degree (right) for
V-P system with right-hand side.

In order to check the conservative properties of the method, we perform a check on the physical
quantities such as L°, L2, mass m(t) and total energy Eo(t). We use k = 6 with a mesh 40 x 40.
In we show the relative error of the mass conservation (left-top), L™ (right-top), total energy
(bottom-left) and L? (bottom-right). One may note that the errors are close to machine precision.

5.2.1 Convergence rate for different Poisson solver

In this section we compare the convergence rate for different Poisson solver applied to the V-P system.
we use different meshes, 20 x 20, 40 x 40 and 80 x 80 together with polynomial degrees, k = 2,3. In
is given the L? error for mixed-FEM, LDG2 and LDG3 Poisson solver (introduced in
where we do not see significant difference either in error or in the order of accuracy. But one may notice
that LDG3 solver (the energy conservative method) seems to be more accurate since produce smaller
errors.

5.3 Nonlinear Landau damping (strong case)

Nonlinear Landau damping is commonly used to check the reliability of the V-P system solvers since the
properties of the L? norm of the electric field (1/2€,(t)) are well known [7]. The initial data that we will
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mesh 40 x 40, k = 6

mesh 40 x 40, k = 6

1014 10-°
10-6
107
= 1078
HE o 10°
g w 15 L 1010
E 10~
10712
10—13
10710 f ! | L L L L L L 10714 ' N L L L L 1 L L
0 0.1 02 03 04 05 06 07 08 09 1 0 01 02 03 04 05 06 07 08 09 1
. mesh 40 ;4(), k=6 mesh 40 ;4(1, k=6
10—12 . ; ; . . 10—1.5
g SRR
B =E 108
] 2
ol . . .. ol . .
0 01 02 03 04 05 06 07 08 09 1 0 01 02 03 04 05 06 07 08 09 1
1 1
Figure 5.4: relative error for L°°, L%, mass m(t) and total energy &, (t) for V-P system with rhs test case.
k=2
mesh | L? error (mixed) order L? error (LDG3) order L? error (LDG2) order
20° 3.0154 x 1072 - 3.0134 x 1072 - 3.0134 x 1072 -
402 6.4640 x 1073 2.221873 6.4623 x 107 2.2213132 6.4623 x 1073 2.2213157
807 7.5804 x 10~ | 3.092085 7.5775 x 10 | 3.0922407 7.5775 x 10 | 3.0922409
k=3
mesh | L7 error (mixed) order L? error (LDG3) order L7 error (LDG2) order
207 5.8300890 x 103 - 5.8295897 x 1032 - 5.8295895 x 103 -

402 3.6364382 x 10~ | 4.00291991 || 3.6361315 x 10~ * | 4.00291807 || 3.6361315 x 10~ % | 4.00291802
802 2.2582894 x 1077 | 4.00922378 || 2.2580954 x 10~° | 4.00922603 || 2.2580954 x 10~° | 4.00922603
Table 5.1: Order of accuracy using different Poisson solver for k = 2,3 for V-P system with rhs.

use for this case is ,
ft=0,2,v) = — (1 +acos(Kxz))e = (5.3.1)

Ver

where K = 0.5 and a = 0.5. The Q, is [0,4n] and typically in literature the €2, is set to be [—5,5].
We found that as f(t,2,v)],_pq, 107, so for high accurate methods as those considered here
the solution cannot be longer considered of compact support. Therefore we consider Q, = [—10,10]
where f(t,z,0)],_pq, ~ 10722, We plot the evolution of the electric field norm in a semi-log scale
in left) for a mesh 100 x 160 using polynomials of degree 3 (k = 3). We also present fitted
functions of the form cexp(—~t) on the local maximums of | E(t,.)||2 for ¢ € [0,10] (initial decay) and
t € [20,40] where the coefficients are estimated as ¢; = 2.383814, 73 = —0.305920, ¢z = 0.015360 and
v2 = 0.085241. We also investigate the conservation properties of our scheme on the evolution of the
L'-norm and L?-norm of the solution using

~
~

L fn @)l — [ fa(t = 0)|| 11|
[ fa(t = 0)] L1 (5.3.2)
L fn(@®)llzz = [ fa(t = 0)]| 2]
[ fu(t = 0) L2 (5.3.3)

and the evolution in time of these quantities is depicted in

As we claim that our scheme will preserve the total energy, £t (t), we plot the long-run behavior of
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mesh 100 x 160, k = 3 mesh 100 x 160, k = 3
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Figure 5.5: (left) The evolution of the electric field L?-norm in a semi-log scale where ¢; = 2.279673,
v = —0.292285, ¢2 = 0.015228 and 2 = 0.086126. (right) The evolution of total energy error
in a semi-log scale for non-linear Landau damping.

mesh 100 x 160, k = 3 mesh 100 x 160, k = 3
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Figure 5.6: The evolution of || fn||z: and || fxl|lzz in a semi-log scale where using a mesh 100 x 160.

total energy error using

€40t (t) — Erot (0)]
gtot (0)

for non-linear Landau damping in (right). Note that upto ¢ &~ 10 the error in total energy
decreases to 10712 and after that due to the process of filamentation we will have a slowly increasing
error until ¢t ~ 40 when strong oscillations occur in v-direction. Therefore, the error increases to 10710
which to the knowledge of us was never seen before in literatures. We present the solution of this test
case for different times in where one may note the details produced by our scheme. In addition

in we present a profile of the solution in v

/ fr(t,z,v)dx
Qe

(5.3.4)

to show the ability of scheme to capture the strong oscillation in v-direction.

5.3.1 Effect of polynomial degree (k)

We check the method’s response to different polynomials degrees in this section. First we fix the mesh size
(100 x 160) and change the polynomial degree (k = 1,2,3) then we compare results in top). In
order to make a fair comparison between polynomials with different orders we fix the degree of freedoms
in the mesh and find the corresponding mesh size, (N, N,). One should mention that the number of
degree of freedoms for = and y directions (DG approximation) are N,.(k+1) and N,.(k+ 1) respectively.
Hence, for instance we set the degrees of freedoms to 400 x 640 and we get (N, N,) to be (200 x 320)
for 2nd order, (134 x 214) 3rd order and (100 x 160) 4th order. In [Fig. 5.9|left-bottom) we show that
increasing the degree of polynomials while keeping the degree of freedoms constant will yield a better
conservation of total energy and L2-norm error.
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Figure 5.7: solution of the V-P system for non-linear Landau damping at different times using mesh 100 x 160
and k = 3.

5.3.2 Effect of mesh refinement

In this part, we show the effect of mesh refinement on the observable quantities of the system for the
non-linear Landau damping test case. In order to check the conservation properties of the scheme like
total energy, L' and L2-norms we evaluate those values at t = 0 using the initial data, fo(x,v), instead
of discrete solution f;,(t = 0,z,v) in double precision and compute the following identities

|5tot (t) — 5,?0,5’ error in total energy
(5.3.5)
Nt z,v)||Le — |l fo(z,v)||Le| error in LP norm

where £p, is the exact initial energy

2 1
£, = // ﬁo(x,v)dxvarf/ | Eo(z) |>da (5.3.6)
a.Ja, 2 2 Ja,

We present the initial decay of the electric field L?-norm and increments parameters for three different
mesh using an exponential fit of the form cexp(—~t) in In addition, we present the error
illustrated in (5.3.5), in [Fig. 5.10[ for L? and total energy. One may note that by refining the mesh we
have less error in those measurements. The estimated 7Ygecay is same as the reported one by (-0.292)
Rossmanith and Seal in [2I] and close to Cheng and Knorr (-0.281) in [9)].
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Figure 5.8: x-integrated solution of the non-linear Landau damping for different times where it shows the
strong oscillations in v-axis.
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Figure 5.9: evolution of the relative error in L2-norm and total energy for polynomials of different degree
(non-linear Landau damping). (top) comparison with fixed mesh size and different k, (bottom)
comparison with fixed degrees of freedom and different k.

5.3.3 Effect of F(z)-boundary term approximation

As we introduced in [34.2.4] in the case that electric field has roots in an element I;, we consider two
different approach to evaluate the E(x)-boundary term: projecting to Py and transforming the integrals.
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mesh Wﬂecay Cdecay “Yincrement Cincrement
50 x 80 -0.292286 | 2.279682 | 0.085114 | 0.015669
100 x 160 | -0.292285 | 2.279673 | 0.086126 | 0.015228
150 x 240 | -0.292285 | 2.279673 | 0.086116 | 0.015232

Table 5.2: estimated coefficients of initial decay and increment of the electric field L2-norm where the fitted
function is cexp(—~t) (non-linear Landau damping).
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Figure 5.10: evolution of the relative error in L?, and total energy for different mesh size in a semi-log scale
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5.4 Landau damping (weak case)

The weak Landau damping is also important to the numerical schemes of V-P system because of its
similarities to the linear Landau damping problem. Here the initial data is same as nonlinear Landau
damping

M

1 u
t=0,2,v) = — (1+acos(Kzx))e = 5.4.1
I )= 7= (14 acos(K 2) (541
except that « is chosen very small (small perturbation). Here we choose o = 0.01 and same K, €2, and
Q, as before. The mesh is chosen as 60 x 60 and degree of polynomials £ = 4. In |Fig. 5.12] we show
the evolution of total energy error, electric field norm, L> and L!. Moreover, we fit ¢ exp(—~t) to the
“local maximums” of L? norm of the electric field where v = —0.153272 (compare to —0.1533 in [21]).

k=4,a=0.01
I " ey exp(—yit) e

10-1 N 107!

10—14 X

Erot(0)
1 En(t, )2

10—15

|Etot (1) —Etot (0)]

10—16

107! . . . . . . . . 1074

E 10—15
1010 L L L L L L L L ] 10-16 L m

1078
107?

10 20 30 40 50 60 70 80 9C 10 20 30 40 50 60 70 80 9C
t t

[l (O)][ L1
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=)
&

[n @2 =110 1|

Figure 5.12: evolution of total energy error, electric field norm, L> and L' norm for weak nonlinear Landau
damping.

5.5 Two stream instability

The two stream instability is a standard benchmark for checking the reliability of the schemes face to
strong oscillations. The initial data consists of the two instable flow moving in the opposite direction of

each other

’U2 w2

Vi {2 —cos(K(x—2m))}e = (5.5.1)

where K = 0.5, , = [0,47] and as discussed in [§5.3, ©, = [=10,10] to insure that f(t,z,v)|,_sq, = 0.
We present the solution, fy,(t,z,v), at different times in [Fig. 5.13| for a mesh 150 x 150. Furthermore,
we plot LP-norms and total energy error upto ¢ = 90 in [Fig. 5.14l One may note that we again have a
good conservation of energy for this test case.

fE=0,z,v) =
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(c) t=45 (d) t =60

Figure 5.13: solution of the V-P system for two stream instability at different times using mesh 100 x 160

and k£ = 3.
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Figure 5.14: evolution of the relative error in L' and total energy in a semi-log scale (two stream instability).

5.5.1 Effect of Poisson solvers

Here we check the effect of the different Poisson solver for V-P system on L? and total energy. We used
the LDG method with and without energy preserving flux described in [§3.2.2] and mixed-FEM in
The result for L? and total energy preserving is shown in [Fig. 5.15| Note that Poisson solver with energy
preserving flux (LDG3) has slightly better conservation for total energy compare to others.
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Figure 5.15: evolution of the relative error in L?-norm and total energy in a semi-log scale (two stream

instability).
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Figure 5.16: evolution of the relative error in L?-norm and total energy in a semi-log scale (two stream

instability).
5.5.2 Effect of mesh refinement

As we mentioned the mesh refinement for non-linear damping case, we also investigate the effect of mesh
refinement on the observable quantities for the two stream instability test case. Here, we check the
effect of refining the Q. and , separately. Moreover, we will use || fo||z» as initial LP-norm of solution
instead of || f,(0)||L» where || fol/zr is LP-norm of initial data and similarly for total energy, we choose
&P, introduced in (5.0.1)). Hence we will compare the errors introduced in for different meshes.

We found out that the error in L', L? and L depends only on refinement of €2, and not €,,. Moreover

we observe a different effect for error in energy, while it depends more on refinement of €2, (since it will
refine the mesh of the Poisson solver). One may see these effects in [Fig. 5.16| for &,; and L2.
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5.6 Two stream instability II

In this section, we use a different initial data for the two stream instability test case

F(t=0,2,0) = W {exp <W> +exp (m“’)z>} (140.05cos(K ) (5.6.1)

202, 202,
where vy, = 0.3, w = 0.99 and K = . For this experiment, we set €, = [0,137] and Q, = [-8,8]. We
show the relative error in energy of the V-P system using k = 3 for different mesh in [Fig. 5.17|(left) and

for different % using a fixed mesh in |Fig. 5.17|(right). Furthermore, in [Fig. 5.18, we present the solution
of the system at ¢t = 70 for different k =.

105 k=3 . mesh 256 x 100
107¢

= 107

§8 T g T P

T U e R R e )

S I U S Y R ) VRN [ AP S e

3 Y

3 10~ 11 PAMANA a1 naft /

N Y LETRT k=1 ——
1012 " 1 k=92 v
) A 1.5 f R

0 10 20 30 40 50 60 70 8C 30 40 50 60 70 8C
t t

(a) k=2 (b) k=3

Figure 5.18: solution of the V-P system for two stream instability Il at ¢ = 70 using mesh 256 x 100.

5.7 Non-smooth solution

Let’s consider the boundary value problem
fitofe+Etz)f, =0 (t,z,v) eRT x[0,1] xR
f(t,0,0) =g(t,v), v>0; f(t,1,v)=0, v<0 (5.7.1)

D, = axE(tvx) = p(tax)
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with

(B(£,0) = 0,B(£,1) = Ao} & /1 Bt 2) dz = Ao
0

)\0>/01/R(1—x)f0dvdx

(5.7.2)

where
9(t,v) = ——v® exp(~12/2)
’ V2r

using initial data

v% exp(—v?/2)

folzw) = nolz) \/12?

1+~2)(1—42?)* 2 €][0,0.5
no(z) = {E) " ) else[ |

following [24] and [I5], we show that for Ag satisfying condition (5.7.2]), we will have change in regularity
of solution. In practice we use Ay = 2.10947 that satisfies condition and Ag = 0 for normal case. In

k=2 k=2
1.05 . . T 0.301 . : .
| 40 x 40, A0 = 2.1 40x40, lambda=2.1
F 80 x 80 03 | 80x80
095 | 0 igo)\x 128 """""" i 0.299 - [E100 S o) J—
X 40, X = L 40x40, lambda=0
09 80 X 80 .- . 08 xS0+
. 80 8
= o085} 120 x 12 = 0297 120x120 X
S N e = - S 06
L <0295 |
075 ¢ 0294 L
0.7 - 0.293
0.65 - K 0.292
06 1 1 1 1 1 1 1 0291 1 1 1 1 1 1 1 1
0 005 01 015 02 025 03 035 04 0 005 01 015 02 025 03 035 04 045

1 t

Figure 5.19: Evolution of ||V fx||2 (left) and || fn||z= (right) for different mesh size and different A.

Fig. 5.19(left), one may note that for A\g = 2.10947, the ||V f1,|| L2 is diverging by refining the mesh while
converge for A\g = 0. In|Fig. 5.19|(right), it is shown that the || f5 || will converge by refining the mesh.
We also presented the solution using A\g = 2.10947 in

5.7.1 Effect of polynomial degree (k)

In this section, we show the behavior of the system for different degrees of polynomial as well as refining
the mesh while keeping Ao = 2.10947. In left), for different k = 1,2, 3,4 we showed that the
gradient of the solution is diverging by increasing k and refining the mesh, while on the (right) we have
convergence in || fp || Lo

5.7.2 Larger )\

We choose a higher value for Ag to check its effect on the solution and ||V f3,||L2. We take A\g = 10 and
plot the density solution in and a profile of the solution at x = 0 in Finally we present

IV frllzz and || fr]lz2 in[Fig. 5.24
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Figure 5.22: solution of the V-P system for non-smooth
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Figure 5.23: The profile of the solution at = = 0.5 and different times for Ay = 10.

53

ft,z=0.5,v)

[tz =0.5,v)

035

0.3
0.25
0.2
0.15
0.1
0.05

-0.05

(b) t=0.1

(d) t=0.3

0.3

0.25

0.2

0.15

0.1

0.3

0.25

0.2

0.15

0.1

solution test case at different times using mesh

v

(b) t =02

Ao =10

v

(d) t =04



[V full 2

mesh 60 x 60, A\g = 10
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Figure 5.24: Evolution of ||V f3| 2 (left) and || f]|z2 (right) for different mesh size and different k.
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Appendix A

Weighted average

The idea is to approximate the exact calculation of the integral

/Eff dr = / E(x)f* fdx + / E(z)f™ fda (A.0.1)
I I+ -
to the following approximation
E@)ftfder ~ wt / E(x)f*fdx (A.0.2)
I+ I
Ex)f~fdx = w*/E(x)fffdx; wt,w™ €R (A.0.3)
I- I

where fT, f~ are the solutions that will be used when x € I™ and & € I~ respectively. Note that the
approximate integrals will be evaluated on I instead of I™ and I~ and hence are very easy to compute
as illustrated in previous section. So the difficulty is to find values w* and w™ that minimize the error
of approximation. We are going to evaluate the following error

/E}”fdx— <u}+/E(x)f*fdx—kw_/E(x)f*fdx)‘ =
I I I

) fTfde —w* ) ftfdx x)f fdx —w ) ftfdx
| B@srao—ut [B@strdes [ @ de—w [B@stras < A1+18)
where
A = E(:L')f*fdx—er/E(x)erfdx,
I+ I
B = E(x)f_fdx—w_/E(:r)f+fd:v (A.0.4)
I- I
then

A = w+/E(:c)f+fdzf/ E(x)ftfdx
I

I+

= w+/1+E(x)f+fdx+w+/_E(x)fJ“fdxf/HE(x)f*fdm
= (wh-1) E(@)ftfdr+w™ E(x)ftfdx

I+ -

Ay As

taking square of both side

A2 = A§+A§+2w+(w+—1)< E(w)f*fdw>< E(x)f+fdx>

I+ I-
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subtracting .A? and A3 and taking square again

(A2 — A2 — 43)°

2

= (uw(wt-1)° (/1+ E(x)f*f dw>2 (/_ E(x)ftf dx)
< (2w+@u*—1»2( H<E%xﬁh) <A+U+fydx).
([ Bwae) ([ rpPar)

< Qut(wt —1))2- [H}axEQ} |1t - [maxEQ} |- I T

taking square root of both side

A < AT+ A3

1 1

+ |2w+(w+ - 1)| . |:H}§XE2:| i |:IIIIaXE2:| ‘Iﬂ | ‘% .||f+f||%2(1) (A.0.5)
moreover
A = a-u? [ B@rtfd
I+
< (1—wh)? ( E?(2) dx) (/ (f+f)2dx>
I+ I+

< (=P B [ g

similarly

A3 < (wh)? [H}asz} [ Iy

substituting to (A.0.5) we will have

A? < <(1 —wh)? |:II}<}XE2:| |1+ (w)? [maxEQ} |~
+ ‘2w+(w+ - 1)‘ |:II}<}XE2:| {n}axEQ] ‘I'*" ‘I ’ > ||f+f||%2([)

1

- ((1— )| IF]? [maxEﬂ

1
—w+|I_|2 [H}&xEﬂ ) ||f+fHL2(I)

= <|I+| [maxEﬂl {|I+| [maXE2y+’I| [maxEQ}ID 1F* 1122y

now we can minimize the right-hand side (and hence the error) by choosing w* as

|I+|% [maxy+ Ez]%

wh = B K i R (A.0.6)
|[I7]? [max;+ E?]2 4+ |I~|? [max;- E?]2
similar calculation for B in (A.0.4) will yield
1 1
I 12 E2 2
wo = ] [maxf ] (A.0.7)

|I1+|% [max;+ B2)% + |I-|? [max;- E2]?

Note that the values obtained for wT and w™ are consistent in the sense that



moreover

(wt = D&(w™ — 0) when [T — 1T
(wh = 0)&(w™ — 1) when I~ —1T
although we found a nice approximation to our integral, we are still unable to find |I*| and |I~| (but

it is still better than calculating the roots and partitioning), hence we make a further simplification and
we assume

I
—=—=1/2
1
and the final expression for w¥ reads
wt — | maxy, Ep|
|H13,X]i Eh‘ + |min11 Eh|
(A.0.8)
_ | miny, Ep|
w

- |max1i Eh| + |min1i Eh‘
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